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Abstract

Combining the arc routing problem with the problem of determining locations for depots results in location
arc routing problems (LARP). Several ways of connecting depots and assigning routes to the depots are
presented in the literature. This paper addresses the different types of LARP and classifies the literature
according to these types. Park and loop is one of them, where routes have to be assigned to the depots in
such a way that the start and end point of the routes is the same depot. Extending this problem by also
allowing a service to be performed with a large transfer vehicle that connects the depots is called park and
loop with curbline routes. For these two types of LARP, four mixed integer formulations are presented. The
two models, each representing one of the types, differ in how they formulate feasible routes connecting the
depots. While the first model uses generalized subtour elimination constraints, the second one uses flow
variables. The quality of the formulations is tested in a computational study.
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1. Introduction

Since their introduction by|Golden and Wong (1981)), (mixed) capacitated arc routing problems ((M)CARP)
have received increasing attention over the last decades. An optimal CARP solution consists of a set of cost
minimal feasible routes for a fleet of vehicles such that every edge with positive demand is serviced by exactly
one vehicle and the capacity of each vehicle is met. Each route starts and ends at a specific depot node. In
the mixed case, the underlying network is represented as a mixed graph in order to achieve more realistic
models of real world problems (Belenguer et al.l [2006). Because for the CARP a fixed depot location is
required, some authors relax this assumption, which leads to a location arc routing problem (LARP) (Levy
and Bodin, [1989). This problem consists of simultaneously determining locations of depots and obtaining
routes connected to the depots. Unfortunately, the term LARP is used by several authors even though the
ways of connecting routes to the depots and connecting the depots to each other differ.

Therefore, the first contribution of this paper is to classify the literature into the categories defined by
Bodin and Levy]| (2000) for mail delivery application. The second contribution is to present a total of four
mathematical formulations for the park and loop (PAL) problem, which is a variant of the LARP, and
the combined park and loop with curbline routes (CurbPAL) problem, which is an extension of the PAL
problem. Characteristic of the PAL problem is the combination of the routing of a transfer vehicle that takes
the postman from the depot to parking lots and the routing of smaller delivery tours starting and ending at
each parking lot. In the PAL problem, service is only allowed within routes starting at the parking lots. An
extended variant - the CurbPAL problem - can be formulated to also allow service while the transfer vehicle
connecting the parking lots is being driven. So far, the formulations presented in the literature either (i) do
not describe the connections between the parking lots or (i¢) do not have the delivery routes starting and
ending at the same parking lots. In this work, these points are integrated into a mathematical formulation

Email address: claudia.bode@uni-mainz.de (Claudia Bode)

Technical Report LM-2013-02 June 6, 2013



for the first time. Therefore, two models for each problem (PAL and CurbPAL), based on flow formulations
of |Gouveia et al.| (2010) and Hashemi Doulabi and Seifil (2013]) are presented. These two models differ
in the way they handle infeasible subtours of the transfer vehicle. The first model forbids such subtours
by subsequently adding generalized subtour elimination constraints; the second model uses additional flow
variables to ensure connectivity.

The rest of the paper is structured as follows: The description of different types of LARP and their
classification into the categories of [Bodin and Levy| (2000) are presented in Section [2} The four models (two
each for the PAL and the extended PAL problem) are introduced in Section [3| In Section |4l computational
results for the presented models are shown, and a conclusion is drawn in Section [f]

2. Classification of location arc routing problems

It is well known that the locations of depots have an influence on the costs of routes assigned to them
(Salhi and Rand, [1989). Therefore, it is advantageous to simultaneously solve the problem of locating the
depots and the routing problem, which is then called a location routing problem (LRP). The question is how
to locate depots and assign routes to those depots in order to minimize the overall costs, which consist of
depot and vehicle costs. The types of routes can be further divided into routes requiring a service at nodes
(still called LRP) and routes performing a service along edges or arcs. The latter version is called a location
arc routing problem (LARP).

While the LRP is addressed extensively, only a few articles target the arc routing case. A survey on
applications for mail delivery, winter gritting, and garbage collection problems can be found in (Assad and
Golden, [1995). The first two papers studying the LARP were in the context of mail delivery for the Canada
Post Corporation (Roy and Rousseau, [1989) and the United States Postal Service (Levy and Bodin, [1989).
Later, |Assad and Golden| (1995) and Bodin and Levy| (2000) observed that different ways of designing
delivery routes exist, and hence of assigning routes to the located depots. In the following we will present
delivery types suggested by Bodin and Levy| (2000) and classify articles on the LARP into these types.

1. When delivering mail in a curbline route, the postman starts at the depot and drives along streets
where mail has to be delivered. He can fill the mailboxes directly from his vehicle. The working time
of the postman is completed, when he returns to the depot. A similar mode is the dismount route, but
in contrast to the curbline mode, more than 50% of the mail is delivered directly to the door, such that
the postman has to leave his vehicle. No parking lots have to be opened and only one type of vehicle
is involved. This delivery mode can be modeled as a standard CARP, without the inclusion of any
location aspects. Several exact and heuristic methods have been presented for this kind of problem
and are surveyed in (Belenguer et al., [2013) and (Prins| 2013])).

2. The second delivery mode is called relay box routes, where a postman starts the delivery route with
a full handcart at some point. He delivers mail until his handcart is empty, then walks to a relay
box to refill his handcart and to continue his route. Subsequent refillings can be done at the same
or at a different relay box. There are no constraints on where the last delivery ends. The transfer
from the depot to the starting point and from the end point back to the depot is done by some means
of transportation determined by the postal service. Disregarding this transfer transport, only one
type of vehicle is involved. The main aspect, as stated in (Roy and Rousseau, [1989)), is that of tour
length restrictions for the morning and afternoon tours, which can be seen as capacity restrictions
of a specific tour (Assad and Golden, |1995)). Additionally, |Bodin and Levy| (2000) mention that the
mail delivery from the depot to the relay boxes is not considered simultaneously, but can be modeled
as a node routing problem with time windows. However, combining these two aspects without time
windows and assuming that the locations of the relay boxes are not given in advance, the problem is
to find these locations in order to meet the load capacity restrictions of the postman and to obtain his
walking route and the filling route of the relay boxes simultaneously. Such problems can be modeled
as LARPs.

There are some papers that can be classified in this problem category: |Ghiani et al.[(2001]) consider the
CARP with intermediate facilities. Applications are waste management problems, where one vehicle
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collects garbage and whenever the vehicle capacity is met, it has to be unloaded at a dump site or
incinerator. Another application is road gritting, where intermediate facilities represent located boxes
of sand or chemicals. What these problems have in common is that a vehicle starts at the depot
collecting or delivering goods and has to be unloaded or replenished at the intermediate facilities,
which represent relay boxes. After servicing all required edges, it returns to the depot. However, no
filling routes of the relay boxes are considered. |Amaya et al.| (2007, |2010) consider the mail delivery to
the relay boxes and the route for the postman simultaneously. They look at a road marking problem
where a fleet of vehicles starts at the depot, marks required roads and returns to the depot. A second
type of vehicle also starts at the depot but traverses to specific positions (the relay boxes) to replenish
the first vehicle type with color for marking the roads. [Salazar-Aguilar et ol (2013) extend this
problem to a synchronized arc and node routing problem by including time aspects. They consider
the locations of refilling and the routes for refilling and for the marking vehicles simultaneously.
. A delivery mode very similar to the relay box routes is the park and loop mode. There, several types
of vehicles for traversing streets and mail delivery are available. In the standard problem, as proposed
in (Bodin and Levyl |2000)), a park and loop route consists of driving a transfer vehicle from the depot
to a parking lot, getting off and walking to deliver mail at a set of street segments and returning to
the parking lot. In the following, these loops are referred to as walking loops. Further, either the
handcart is filled again with mail and a new walking loop starts, or the postman drives the vehicle
to the next parking lot. When all mail has been distributed, the postman drives back to the depot.
Possible extensions can be the use of several vehicle types for mail delivery within the walking loops.
The main difference to the relay box mode is that the postman has to bring all mail for delivery by
himself and he has to return to the parking lot at the end of each delivery route. Determining the
locations of parking lots and obtaining the corresponding walking loops can be modeled as an LARP.
Levy and Bodin| (1989) considered the delivery problem of the United States Postal Service, where each
delivery loop has to start and finish at the same depot. The presented heuristic follows the location-
allocation-routing principle, where the location of depots and the allocation of street segments to
a depot are evaluated according to small deadheading time, balanced workload of each partition,
and minimal number of located depots. |[Amberg et al.| (2000) transformed the problem into an arc-
constraint minimum spanning tree with multiple centers and developed a tabu search algorithm to
solve the problem. In contrast to the former approach, a heterogeneous fleet of vehicles is available
to deliver mail. Several objective functions, such as minimizing the deadheading time, balancing the
workload, and accounting for customer priority, are evaluated. Recently, [Hashemi Doulabi and Seifi
(2013)) presented a flow formulation of the multi depot problem with homogeneous vehicles, where a
predefined number of depots can be opened. The objective function takes into account service and
deadheading costs, hiring costs for each vehicle in use, and dumping costs for open depots. To analyze
the performance of their simulated annealing approach, a lower bounding model was presented.
What is common to all approaches considered so far are the missing interconnections of the depots by a
transfer vehicle, which is part of the delivery mode proposed by |Bodin and Levy]| (2000). Nevertheless,
these approaches can be seen as LARPs with park and loop characteristics, because all vehicles of the
walking loops have to return to their starting depots.
. The last delivery mode that [Bodin and Levy| (2000) mentioned is a combination of park and loop
routes and curbline routes. There, the postman is able to deliver mail both while driving the transfer
vehicle to a parking lot or while performing a walking loop starting and ending at a parking lot. So
far, no model has been presented in the literature that considers this kind of problem. As park and
loop routes are part of the problem, again, an LARP model appears to be convenient.
. The combination of relay box routes and curbline routes is another possible delivery mode. |Del Pia and
Filippi| (2006) consider a garbage collection problem with two types of collection vehicles. The capacity
and the underlying street network differ for the smaller satellite vehicles and the larger compactor
trucks. Both types of vehicles are able to collect garbage and whenever satellites and trucks meet
at the same node at the same time, the smaller vehicle can dump its load into the container of the
larger truck. The problem considered is that of simultaneously determining the dump locations and
the routes for each vehicle.
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3. Mail delivery routes with park and loop characteristics

As pointed out in the previous section, no formulation representing the full problem specifications de-
fined by [Bodin and Levy| (2000) for both the pure park and loop delivery mode and the combination with
curbline delivery exists. Especially the aspect of connecting the parking lots by a transfer vehicle is omitted.
This section will introduce four mixed integer programs, two modeling the park and loop mode and two
formulations for the combined park and loop with curbline mode. The presented models are based on the
multi-depot LARP defined in (Hashemi Doulabi and Seifi, [2013). They extended the flow formulation of the
single-depot MCARP of |Gouveia et al.| (2010). However, the open parking lots are not connected in their
approach. The formulations shown below extend their model in order to integrate a transfer route starting
and ending at a specific loop-depot and visiting all open parking lots. For the first two formulations, the
postman is not allowed to perform any service on edges or arcs while driving the transfer vehicle. In order
to model combined park and loop and curbline routes, a service is also allowed with the transfer vehicle for
the second two models by further modifications.

Some notation valid for all mathematical formulations is presented first. The (combined) park and loop
model considered in this paper is defined on a mixed graph G = (V, EU A") with node set V', edge set F, and
arc set A’. With each edge or arc (7, j), a non-negative demand ¢;; > 0 is associated. The set of required
edges or arcs, i.e., g;; > 0, is indicated by a subscript -z. A subset of nodes D C V defines the possible
locations of parking lots. The maximum number of open parking lots is D,,.,. Whenever a parking lot
d € D is open, costs OCy occur. At each parking lot d € D, a heterogeneous fleet K of | K| different vehicles
with capacity Q* k € K is available to perform the service. Each vehicle k selected for servicing creates
hiring costs A*¥. The transfer vehicle is an additional vehicle indexed by k = 0 and is stationed at a specific
loop-depot dj, € D. Whenever traversing an edge or arc (4, j) with vehicle k € K U {0}, traversing costs cfj

serv,k

occur. Service costs Cij are associated with required edges or arcs (¢,7) when the service is performed

with vehicle k € K. If it is also allowed to perform a service with the transfer vehicle, service costs C;sjerv,O
occur.

Some modifications on the graph are made, as the underlying formulation of the multi-depot LARP is
based on flow variables. Each edge {i,j} is replaced by two opposite arcs (i,7) and (j,4). Therefore, the
directed graph G = (V, A”) consists of the node set V and the new arc set A” = A’U{(¢,5), (4, 5){i, i} € E}.
To be able to use a parking lot also as an intermediate node of a walking loop, each node that represents a
potential parking lot is duplicated and the set of duplicated parking lots is denoted by D’. New non-required
arcs (d,d’) and (d',d) with zero deadheading costs are added. The final graph representing the underlying
network is then given by G = (VU D', A) with A = A" U{(d,d"),(d',d)|d € D}.

Throughout the paper we will use the following standard notation. For aset S C V', we denote by (S) the
set of edges with exactly one endpoint in S and by 67 (S) and 6~ (S) the cut set of arcs leaving and entering
set S, respectively. Similarly to the notation of required edges and arcs, we denote by dg(S) = Er N4(S)
and 05(S) = Ar N §*(S) with = € {4, —} the set of required edges or arcs in the cut. To further shorten
the notation, we will write §(¢) (6*(¢) with x € {+, —}) instead of §({i}) (6*({i}) with x € {+,—}).

3.1. Park and loop models

A park and loop solution consists of a set of open parking lots, a transfer route connecting these parking
lots and a set of tours starting and ending at each parking lot, while respecting the capacity restriction
of each vehicle. Inspired by the simple cycle problem (Fischetti et al., 2004) and the directed version
of the prize collecting traveling salesman problem (Balas| [1989)), the first of our models uses standard
generalized subtour elimination constraints (SEC) for connecting the parking lots. Cutting plane procedures
to identify violated generalized SEC can easily be adapted to the park and loop case. However, because of
the exponential number of constraints, the problem cannot be stated at once. The second of our models
uses a flow formulation to connect the open parking lots, similarly to the single depot flow formulation of
Gavish and Graves| (1978) for the traveling salesman problem. The advantage of this formulation is the
linear number of constraints needed to eliminate subtours. However, additional flow variables have to be
introduced for the formulation.



3.1.1. Park and loop model with generalized SEC

To give a mathematical formulation, some further notation is needed: Let SP;; be the cost of the shortest
deadheading path between i and j for the transfer vehicle, i.e., the costs of the shortest path are determined
by summing up the corresponding traversing costs. Variables xfjl take value 1 if arc (4,7) is serviced by

vehicle k that is linked to a parking lot by label [, and 0 otherwise. Variables yfjl count the number of times
an arc (7,7) is traversed by vehicle k linked to a parking lot by I. In order to calculate the hiring cost of
vehicles that perform a service, variables DCy are introduced. For each potential location of a parking lot
a variable z4 exists and takes value 1 if the parking lot is used, and 0 otherwise. The tour of a vehicle k is
linked to a parking lot by variables Tcll. These variables take value 1 if node d is selected as a parking lot and
label [ is assigned to this place. Flow variables filg’l for every arc (i, j) are used to ensure the connectivity of
the tour of vehicle % linked to a parking lot by [ within the walking loops. Finally, variables r;; define the
route of the transfer vehicle and take value 1 if parking lot 4 is connected with parking lot j. The (PAL)
model then reads:

(PAL) min Z Z Z Sem}k kl+ Z cijfjl + Z Z Sf)ij’/’ij

I=1,....,Dmaz \KEK \(i,j)€EAR (i,j)EA €D’ jeD'\{i}
+ Z (Dcd/ +OCd/Zd/) (1)
d'eD’
Soouit+ > el = Z yil+ D all VieV, VkeK, I=1,....Dpw (2)
JEST () FESE(4) JES™(4) §€I(3)
Z dall =1 V(i) € Ay, Z pNES )=1 ¥i,j}€Er  (3)
1=1,....D s kKEK csDpaz KEK
ys;ﬁl < T;, vd e D', VkeK, l=1,...,Dpmas (4)
o= fjjl > gl VieV, YkeK, l=1,...,Dnae (5)
JES~ (1) JEST (i N0
Z Qijxfgzl - M(l - Td) < f;/cll < Z qijxff + M(1- Té)
(i,5)EA (i,j)€AR
vd' e D', VkeK, l=1,...,Dnas (6)
< MT! Vd eD', VkeK, l=1,...,Dpas (7)
fir =0 Vd eD', VkeK, l=1,...,Dmnas (8)
k,l ko kil k,l .o _
fij <Q (mij +y1'j) V(i,5) € A, VYke K, 1=1,...,Dpnau (9)
DCy > XY ykhy - M1 -TL) vd' eD', 1=1,...,Dpas (10)
keK
> ze < Dinaa (11)
d'eD’
> Th=za vd € D’ (12)
1=1,...,Dmax
> T <1 I=1,..., Dpax (13)
d'eD’
ai < YT V(i,j) € Ar, Vke K, 1=1,...,Dnas (14)
d'eD’
yil< M Y T, V(i,j) € A, VkeK, 1=1,...,Dnas (15)
d'eD’



Z Tij = Zi ViEDI\{dL}, Z Tij = Zj Yy EDI\{dL} (16)

jeD\{i} ieD'\{j}

S>> rij=a ¥SCD.dpeS heD\S (17)
i€S j¢s

aPle fo,1}Arl ezl >0 i) e A, VeeK, 1=1,..., D

ze{0, 1} The {0,111 1=1,... Dpas, 71i; €{0,1} Vi,je D (18)

The objective seeks to minimize the sum over service and deadheading costs of the walking loops,
the connection of parking lots by the transfer vehicle, and the costs for opening a depot and hiring a vehicle.
Constraints 7 define feasible routes of the service vehicles k € K, while constraints and
ensure a feasible transfer tour. The connectivity of service vehicles at each node is ensured by equations
and the service of each required arc and edge by exactly one vehicle is guaranteed by equations .
Inequalities (4)) ensure a maximum of one traversal from the dummy parking lot to the original one if d
is an open parking lot. Constraints 7 are flow conservation constraints. Together with the coupling
constraint @D they ensure the elimination of infeasible subtours.

e Equations (b)) ensure that the difference between inflow and outflow of node i is exactly the demand de-
livered on arcs entering node 7. This type of constraint is also known as a generalized flow conservation
constraint.

e Inequalities @ ensure that if the parking lot d is open, the flow leaving this node by vehicle k is equal
to the demand delivered by the same vehicle linked to the parking lot by .

e Inequalities ensure that the outgoing flow from parking lot d is zero if d is not open.

e Equations ensure that there is no flow left when finishing the tour by returning to the dummy
parking lot.

e Inequalities @ are upper bounds on the flow of an arc (4, j) and couple flow variables with traversing
and servicing variables.

Next, inequalities calculate the total hiring costs of tours assigned to parking lot d. Constraints (11])—
(15)) restrict the number of open parking lots, the number of labels assigned to a parking lot and the vehicles
assigned to a parking lot by a label [. More precisely:

e Inequality ensures at maximum D,,,, parking lots are open.
e Equalities link the variables Té to a specific parking lot d.
o Inequalities (13]) ensure that no more than one depot d is linked to a label I.

e Inequalities and ensure that a tour of vehicle k£ linked to parking lot d by [ is constructed
only if there is a link between d and .

The last two sets of restrictions define a feasible tour for the transfer vehicle. Equalities are generalized
node degree constraints and state that exactly one arc has to leave (enter) node i if i is selected as a parking
lot. If dj, is the only open parking lot, the transfer vehicle does not need to connect d;, to other parking
lots. Therefore, no such constraint exists for the loop-depot dy,. Constraints eliminate subtours of the
transfer vehicle including an open parking lot h disconnected from the loop-depot dy. This version of the
generalized subtour elimination constraints stated here assumes that the loop-depot dj, is always a possible
parking lot.



Additional improving constraints, as presented in (Hashemi Doulabi and Seifi, [2013)) and (Gouveia et al.l
2010), are added:

z];l Sqw frjl V(Z,]) EARv VkEKa l:].,...,Dmam (19)
z];l = (yw 1) (rzr*l;r*l) qi* 5+ V(Lj) €A \ Ar, Ve K, l=1,....Dnas (20)
ZdTéZ ZdTé_‘—l Vi = 15"'3Dmar71' (21)
deD deD

Constraints and impose lower bounds on the flow variables and constraints break symmetric
solutions regarding the link to a parking lot.

3.1.2. Park and loop model with flow formulation

In order to formulate flow constraints for the transfer vehicle, new variables s;; are necessary to model
the flow of the transfer vehicle. The flow formulation (PAL-flow) of the park and loop model then reads:

(PAL-flow) min Z Z Z semk kl—|— Z cijf]l + Z Z SP;irij

I=1,...,Dmax \EEK \ (i,j)EAR (ij)eA €D’ jeD'\{i}

+ Z (DCy 4+ OCyzgq) (22)
d'eD’

s.t. Constraints (2)) — of PAL (23)

> orj=z VieD\{d}, Y ry=z VYjeD\{dr} (24)

JED\{i} i€D\{j}

jE€D jE€D

> sap;=|D| -1 (26)

jeD

(|D| - 1)7"ij — 8ij == 0 Vi,jeDandi#j (27)

ePlefo,1)40l ezl >0 i) e A, VeeK, 1=1,..., Dya
ze {0,131 T e {0,131 1=1,... Dpus
Tij € {0, 1} Vi, j € .D/7 Sij >0 V(Z,j) € A. (28)

The objective and constraints are the same as in the PAL model before. Constraints f
model the tour of the transfer vehicle. Instead of adding generalized subtour elimination constraints (see
(17)), a flow formulation is now used. Whenever node i is selected as an open parking lot, the transfer vehicle
has to enter and leave that node, which is stated by constraints . Flow conservation is guaranteed by
constraints and . The first set of constraints states that whenever node ¢ is a parking lot, one
unit of flow has to be absorbed by that node. The second constraint states that exactly |D| — 1 units of flow
leave the loop-depot dy,. If less than | D| parking lots are open (either Dm(w < |D| or because of optimality),
the remaining flow is taken by the loop variable s4, 4, - Constramts ) link the flow variables s;; with the
transfer variables r;;. The same improving constraints . as for the PAL model can be added.

3.2. Combined park and loop and curbline models

This paragraph will introduce two mixed integer formulations for the combined park and loop and
curbline delivery mode. In contrast to the models of the previous paragraph, the postman is now also
allowed to deliver mail with the transfer vehicle. Again, the two models differ in the way they handle
infeasible subtours of the transfer vehicle. The first formulation follows the idea of the sparse formulation
presented by [Belenguer and Benavent| (1998) for the CARP. Additional balance constraints resulting from
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the mixed network and constraints ensuring the connectivity of parking lots are added. The computational
results of Belenguer and Benavent| (1998)) show that the formulation work well for small sized problems.
The second formulation uses flow variables in the same spirit as presented in (Gouveia et al., [2010). Their
computation results show that this formulation is sometimes able to improve the lower bounds obtained by
the aggregated version of the spare formulation.

3.2.1. Combined park and loop and curbline routes with generalized SEC

In order to formulate the model, new variables rz., rz,, rye, 7yq, and p; are introduced. Variables rz,
and rx, take value 1 if the transfer vehicle services edge e or arc a. Variables ry. and ry, count the number
of times an edge e or arc a is traversed without being serviced by the transfer vehicle. Auxiliary variables
p; for every node ¢ € V are needed to ensure even node degrees. Note that the transfer vehicle is indexed
by k = 0 and the set of (required) arcs of the original network is indicated by A’ (A%). A mathematical
formulation for the combined delivery mode is then:

(CurbPAL)
SUED SHN Dol IS SR pp
l:17-~>D'maz keK (i,j)GAR (ZJ)EA
+ Z cze”’orxe + Z cze”’ora:a + Z cgrye + Z cgrya
e€ER ac Al eckE acA’
+ Z (DCq + OCyzq) (29)
deD
s.t. Constraints (2)) and (4 — of PAL (30)
Z Zx +re, =1 Va=(i,j) € Ay,
maa: keK
Z Z Nt4rze=1 Ve={i,j} € Eg (31)
1=1,....Dpmaz kEK
Z rTe + Z rTq + Z rYe + Z Yo + 2d, > 1 (32)
e€dr(dr) a€df(dr) e€d(dr) a€dt(dr)
Z rTe + Z reg < Q° (33)
eeER a€AR
Z rTe + Z TZq + Z rYe + Z Yo =2p; Vi€V (34)
e€5r (1) aeég(i)ué_(‘) e€d(i) a€dt (1)Ud— (i)
Z TTq — Z Yo + Z T, + Z Yo + Z rr + Zrya>0 VS CV (35)
a€df(S) a€dt(S) a€dn(S) a€d—(S) e€R(s) e€s(S)

2rz., e € Eg(S)
2rz,, a€ AR(S)
Z rTe + Z ree + Z TYe + Z Y > { 2rye, e € E(S) VS CVA\{d.}
e€dR (i) a€dt (i)Usy (i) e€6(d) a€dt (i)ud— (i) 2ryq, a € A'(S)
2z, 1eD'nsS
(36)
e {0, 1}‘AR‘, Yyl e Zlfl, re € {0, 1}"4/RUER‘7 ry € ZL:‘,UE‘,p IS ZLV‘
>0, VkeK,l=1,...,Dmaz, z€{0, 1P T c{0,1}/P' 1=1,..., Do (37)
The objective calculates the costs that occur when either a vehicle of the smaller delivery routes

starting at a parking lot or the transfer vehicle services or traverses an edge or arc. Again, hiring costs
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for vehicles in use and fixed costs for opening a parking lot are taken into account. Constraints are
the same as for the pure park and loop delivery mode and model feasible routes for vehicles of the walking
loops. The service constraints take into account that it is now possible to service an edge or arc with
the transfer vehicle. A feasible route for the transfer vehicle is defined by constraints 7. In detail:

e Constraint ensures that if the loop-depot dj, is not chosen as an open parking lot, at least one
outgoing edge or arc of the transfer vehicle has to be used.

e Constraint ensures the capacity restriction of the transfer vehicle.

e Counstraints (34) ensure that for every node ¢ € V, the sum of incoming and outgoing edges and arcs
is even.

e Constraints (35) are balance constraints and ensure that for every subset of nodes the difference
between incoming and outgoing arcs can be compensated by edges.

e Subtour elimination constraints ensure that there are no disconnected arcs or edges and no
disconnected open parking lots from the loop-depot dy,.

As before, improving constraints for bounding the flow of vehicles in the walking loop , and
symmetry breaking constraints can be added to speed up the solution process.

3.2.2. Combined park and loop and curbline routes with flow formulation

The second formulation of the combined park and loop and curbline routes uses again a flow formulation
to describe a feasible route of the transfer vehicle. For each arc (i, j) € A’, there is a variable ry;; counting
the number of traversings of the transfer vehicle without servicing. Whenever the arc (i, 5) is required, a
binary variable rz;; exists taking value 1 if (7, 7) is serviced by the transfer vehicle, and 0 otherwise. Two
service and deadheading variables ra;;, rx;; and ry;;, ry;;, respectively, exist for each edge {4, j} representing
both directions in which an edge can be traversed. Similar, flow variables s;; exist, one for each arc (i, )
and two for each edge {i,j}. The flow formulation of the combined PAL with curbline problem then reads:

(CurbPAL-flow)

U SR Dol (D I S

I=1,....Dmax keK (’i,j)eAR (’L])EA
+ Z O 4 Z ciyis
(i,5)€AR (i,4)€A
+ Z DCd + OCdzd) (38)
deD
s.t. Constraints (2) and () — of PAL (39)
Z Zxk“rm:”—l V(i,j) € Alg,
I=1,.... Doy kEK
Z Z xfjl + xj; N+ (rei; +rej) =1 Y{i,j} € Eg (40)

I=1,...;Dmaz kEK

Z Tyij + Z Tl‘ij = Z Tyji + Z Tl‘ji V’L c V (41)

jES+ () 5% (3) 6= (i) 0 (4)

doosic D sy= ), Girti VieV 42)
jes—(4) JEIT(4) JEIR (9)

DRETIED R o
JES*T(dL) (L.)€AR



8i5 < QO(TQTZ‘J‘ + ryij) V(i,j) cA (44)

Z TTq + Z TYd j > Zq vd' € D’ (45)
JEST(d) JEST(d)
e {0,141 gkl ¢ Z‘f‘, rz € {0, 1}‘AIRUER|, ry € ZTIUEI, 5>0

>0, VkeK,l=1,...,Dmas, z€{0,1}P1 T {0,1}P! 1=1,... Dpus.  (46)

The objective (38) and constraints are the same as in the PAL model of the previous section. The
service constraint take into account that it is possible to service an edge or arc with the transfer
vehicle. Because of the flow formulation, there are two variables associated with one edge: one for each
possible traversing direction. A feasible route for the transfer vehicle is defined by constraints 7,
which are formulated with flow variables. In detail:

e Constraints ensure the continuity of the transfer vehicle.

e Constraints ensure that the difference between incoming and outgoing flow of the transfer vehicle
at node 17 is exactly the demand absorbed by the demand of arcs entering node ¢ and serviced with the

transfer vehicle. These generalized flow conservation constraints are similar to constraints of the
PAL model.

e Constraint ensures that the outgoing flow of the loop-depot d;, equals the demand delivery by
the transfer vehicle.

e Constraints are upper bounds on the flow variables.

o Constraints ensure that the transfer vehicle reaches every open parking lot.

As before, improving constraints for bounding the flow of vehicles in the walking loop , and
symmetry breaking constraints can be added to speed up the solution process.

4. Computational results

This section reports computational results for the four models presented for the park and loop problem
and the combination with curbline delivery. To test the quality of the new formulations, we randomly
generated a benchmark set of 39 instances on mixed graphs with both required and non-required edges and
arcs. For instances Pall to Pal25, the size of the underlying network increases for both nodes and edges or
arcs. There are three types of vehicles available, where the first type always represents the transfer vehicle.
It is assumed that there exists just one transfer vehicle. Instances Pal26 to Pal39 model problems with two
or three districts that are connected by arcs or edges. These instances are derived by combining some of the
first problems and additional arcs and edges to ensure a strongly connected graph. Again, three different
vehicle types are given, but more vehicles per type are available. Service and transfer costs are provided for
every link and every vehicle type. About 20% of the nodes represent possible parking lots.

All computations were performed on a standard PC with an Intel@©Core™ i7-2600 processor at 3.4 GHz
with 16 GB of main memory. The four models for the (combined) park and loop problem were introduced
to CPLEX through the callable C++ API of CPLEX 12.2 and the cutting plane algorithm was coded in
C+-+ (MS-Visual Studio, 2010). For separating violated SEC in the (Curb)PAL model, we follow the idea
of Benavent et al.| (2000) and compute a min-cut separating the loop-depot dy and a parking lot h or an
edge or arc traversed or serviced by the transfer vehicle. Separating violated balance set constraints is a bit
more tricky to implement. The separation procedure we follow is described in (Nobert and Picardl 1996).
A hard time limit of four hours has been set for CPLEX to solve the model. We also use CPLEX for finding
an upper bound and applied the feasibility pump heuristic with an emphasis on finding a feasible solution.

Tables report results of the linear relaxation and the end of the branch-and-bound tree on all tested
benchmark sets. The entries of the header of all tables have the following meaning:
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Doz = 2,3 maximum number of open parking lots

(Curbline+) PAL/PAL-flow lower bounds and computation times for the PAL model 7,
the PAL-flow model —
the combined park and loop with curbline mode CurbPAL model (29)~(36)
and the CurbPAL-flow model f

instance name of the instance

[VI,JAU E|,|Agr|,|Er|,Piotai  characteristics of the instance: |V | number of nodes, | AU E| number of links,
|Ar| number of required arcs, |Er| number of required edges, Piota; total
number of vehicles at each parking lot
Due to the sake of brevity, this information is omitted in the reporting
integer results.

b lower bound at the end of the root node or the end of the branch-and-bound
tree

time computation time in seconds; if the time limit is reached, it is indicated
by 4h

Ibpest best lower bound obtained with either the PAL or PAL-flow formulation or
CurbPAL or CurbPAL-flow formulation for the combined problem

ub best upper bound reported by CPLEX

The following additional information is given for the respective model:

Num lbpes; number of instances that provided the best lower bound lbyes:
Num opt number of obtained integer solutions
avg time average computation time for the root node or the whole branch-and-bound tree

4.1. Linear Relazation Results

We will start with the analysis of the linear relaxation results for both delivery modes obtained at the
end of the root node. Tables [I] and [2] show the results for the generated Pal instances.

Comparing the values of the lower bounds for the pure park and loop delivery mode, the performance
of a formulation seems to depend on the problem size. If at maximum two parking lots can be opened,
the number of best lower bounds [byes; is slightly higher for the PAL-flow model than for the PAL model.
However, allowing at maximum three open parking lots, the problem size increases by both O (|A|Piotai)
in variables and constraints. Then, the PAL model formulated with generalized SEC results more often in
better lower bounds than does the flow formulation PAL-flow. Overall, the computation time for solving
the root node is on average higher for the PAL model than for the PAL-flow model.

Comparing the linear relaxation results for the combined park and loop with curbline mode in Table [2]
we see that the PAL-flow model clearly outperforms the PAL model. For both Dy, = 2 and D4 = 3,
higher lower bounds are obtained with the PAL-flow formulation in 31 and 32 out of 39 cases, respectively.
Also, the average computation time is by factor 18 and 25, respectively, drastically smaller than the average
computation time of the root node with the PAL model.

The combined park and loop with curbline mode is a more complex problem than the pure park and
loop mode, as additional decisions on whether or not to service an edge or arc with the transfer vehicle
are required. Increasing computation times for the root node of the combined problem modeled with the
CurbPAL formulation support this. Surprisingly, solving the root node of the CurbPAL-flow formulation is
much faster than the PAL-flow formulation of the pure park and loop mode.

4.2. Integer Results

In Tables[3]and[4] we report results at the end of the branch-and-bound tree. Again, the flow formulation
11



Table 1: Lower bounds for Pal instances with park and loop mode
UESH =2 GSPH -
PAL PAL-flow PAL PAL-flow
instance [AUE| |Ar| |Fr| Piotal b time b time | Ilbpest b time b time | lbpest
Pall 14 6 6 6 403 0.0 403 0.1 403 403 0.1 403 0.2 403
Pal2 17 9 5 6 470 0.3 453 0.2 470 470 0.4 468 0.3 470
Pal3 13 5 7 6 317 1.9 316 0.2 317 328 3.8 326 0.2 328
Pal4 15 7 9 6 279 0.1 288 0.2 288 279 0.6 279 0.2 279
Pal5 17 8 8 8 431 1.3 434 0.4 434 431 3.9 423 0.6 431
Pal6 53 38 33 6 1711 7.0 1720 7.1 1720 1714 15.9 1708 14.1 1714
Pal7 46 32 32 6 1913 8.5 1904 5.6 1913 1903 13.8 1905 8.4 1905
Pal8 46 32 34 6 1763 16.5 1764 9.0 1764 1754 72.2 1747 47.1 1754
Pal9 48 34 32 6 1573 7.6 | 1568 7.0 1573 1555 21.2 | 1561 17.4 1561
Pall0 60 45 30 6 1839 7.9 | 1858 7.1 1858 1836 13.2 | 1835 7.5 1836
Palll 66 20 18 6 1236 6.5 | 1232 4.1 1236 1226 16.7 | 1214 7.4 1226
Pall2 66 21 18 6 1138 2.7 | 1151 2.6 1151 1136 9.0 1137 6.8 1137
Pall3 63 19 17 6 1146 7.0 1148 4.4 1148 1138 14.4 1138 9.3 1138
Pall4 69 21 21 6 1082 6.8 1086 5.2 1086 1088 21.3 1074 9.4 1088
Pallb 68 21 18 8 1311 8.3 1316 4.6 1316 1301 12.9 1301 7.4 1301
Pall6 111 85 81 6 4314  238.2 | 4319 85.2 4319 4268 371.4 | 4254 110.6 4268
Pall7 102 v 82 6 4320 184.3 | 4317 105.6 4320 4284 319.5 | 4260 77.8 4284
Pall8 105 81 7 6 4655  112.4 | 4614 39.5 4655 4622 595.9 | 4621 179.6 4622
Pall9 112 87 76 6 3963 108.4 | 3939 50.5 3963 3930 126.9 | 3924 85.7 3930
Pal20 105 81 7 6 4156  345.9 | 4124 61.0 4156 4114 390.3 | 4107 55.2 4114
Pal21 140 44 44 6 4958 54.5 | 4949 21.9 4958 4946 315.3 | 4946 87.1 4946
Pal22 143 46 43 6 2823  105.7 | 2822 68.4 2823 2817 474.8 | 2816 237.5 2817
Pal23 140 43 46 6 2783 133.9 | 2787 77.2 2787 2757 470.3 | 2759 304.8 2759
Pal24 142 46 44 6 3195 185.0 | 3203 56.8 3203 3169 170.6 | 3181 187.8 3181
Pal25 136 40 48 6 2489 55.7 | 2515 72.0 2515 2474 347.1 | 2472 171.6 2474
Pal26 27 15 11 7 830 4.1 834 2.9 834 830 4.9 829 3.7 830
Pal27 24 12 13 6 T 3.9 T 0.6 s 766 4.5 768 1.5 768
Pal28 26 14 13 5 803 4.1 812 2.5 812 796 4.8 780 2.7 796
Pal29 30 16 14 6 679 4.6 679 2.9 679 667 4.3 668 3.1 668
Pal30 28 16 15 8 763 4.8 766 2.7 766 760 5.9 762 4.4 762
Pal31 47 25 19 12 1187 12.0 1185 7.1 1187 1185 25.9 1185 13.5 1185
Pal32 40 23 19 11 1251 9.0 | 1255 6.1 1255 1238 26.8 | 1237 8.1 1238
Pal33 74 50 49 13 2271 43.2 | 2272 196.4 2272 2262 81.3 | 2262 283.2 2262
Pal34 43 23 23 11 951 8.4 946 3.6 951 947 10.0 946 6.1 947
Pal35 78 53 50 13 2500 101.6 | 2472 53.7 2500 2462 143.4 | 2466 112.0 2466
Pal36 72 48 48 16 2377 7524 | 2381 934.7 2381 2365 1458.4 | 2360 1314.7 2365
Pal37 71 45 48 16 2364 167.4 | 2353 1014 2364 2350 686.3 | 2376  1465.2 2376
Pal38 44 24 23 8 1159 14.2 1161 10.2 1161 1157 32.4 1158 13.7 1158
Pal39 88 61 45 6 2538 13.3 | 2534 6.3 2538 2534 59.1 2527 9.0 2534
Num bposz 19 23 28 18
avg time 70.5 52.0 162.8 125.0
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Table 3: Integer results for Pal instances with park and loop mode

USDH =2 GEQH =3
PAL PAL-flow PAL PAL-flow
instance b ub time b ub time | lbpest b ub time b ub time | Ilbpest
Pall opt 0.1 opt 0.1 403 opt 0.3 opt 0.1 403
Pal2 opt 0.5 opt 0.2 472 opt 0.8 opt 0.7 472
Pal3 opt 2.7 opt 0.1 328 opt 3.7 opt 0.1 328
Pal4 opt 3.7 opt 0.5 303 opt 24.8 opt 0.7 303
Palb opt 6.9 opt 1.3 444 opt 14.1 opt 1.3 444
Pal6 | 1734 1740 4h opt 35.8 1740 1725 1740 4h opt 149.4 1740
Pal7 opt 1753.3 opt 28.6 1944 opt 8109.3 opt 75.4 1944
Pal8 opt 102.6 opt 18.3 1770 opt 924.0 opt 80.5 1770
Pal9 opt 99.4 opt 14.6 1586 opt 6791.4 opt 31.0 1586
Pall0 | 1867 1883 4h opt 46.3 1883 1849 1883 4h opt 316.4 1883
Palll opt 880.7 opt 22.8 1258 opt 9273.1 opt 57.8 1258
Pall2 opt 1908.8 opt 35.1 1186 opt 11346.5 opt 103.9 1186
Pall3 opt 237.6 opt 43.9 1186 opt 7415.7 opt 292.8 1186
Pall4 opt 10341.2 opt 90.7 1132 1105 1136 4h opt 368.5 1132
Pall5 opt 131.6 opt 21.0 1328 opt 620.9 opt 71.9 1328
Pall6 | 4328 4345 4h opt 5311.6 4344 4268 4668 4h | 4316 4511 4h 4316
Pall7 | 4334 4420 4h opt 4771.6 4361 4292 4549 4h | 4343 4371 4h 4343
Pall8 | 4660 4806 4h | 4700 4726 4h 4700 4623 5224 4h | 4668 4879 4h 4668
Pall9 | 3972 4004 4h opt 6944.7 3999 3934 4269 4h | 3987 3999 4h 3987
Pal20 | 4162 4333 4h | 4179 4297 4h 4179 4120 4426 4h | 4163 4318 4h 4163
Pal21 | 5005 5006 4h opt 302.7 5006 4958 5017 4h opt 1838.6 5006
Pal22 | 2828 3074 4h opt 7515.2 2870 2820 2892 4h | 2838 2924 4h 2838
Pal23 | 2802 2833 4h opt 4879.8 2821 2769 2822 4h opt 11538.7 2821
Pal24 | 3199 3291 4h | 3262 3279 4h 3262 3171 3687 4h | 3215 3291 4h 3215
Pal25 | 2503 2617 4h opt 379.3 2559 2489 2683 4h opt 8757.8 2559
Pal26 opt 351.0 opt 16.5 899 opt 3769.8 opt 24.2 899
Pal27 opt 8.8 opt 2.1 805 opt 179.2 opt 4.8 805
Pal28 opt 283.9 opt 12.5 848 841 848 4h opt 114.6 848
Pal29 opt 10.1 opt 6.3 682 opt 51.6 opt 2.8 682
Pal30 opt 860.5 opt 33.6 776 775 776 4h opt 40.5 776
Pal31l | 1203 1307 4h | 1253 1266 4h 1253 1188 1295 4h | 1224 1347 4h 1224
Pal32 | 1274 1299 4h opt 2305.8 1299 1243 1300 4h opt 6951.5 1299
Pal33 | 2271 4h | 2293 2377 4h 2293 2262 2659 4h | 2280 4h 2280
Pal34 984 1009 4h opt 1762.5 1009 972 1021 4h opt 3060.7 1009
Pal35 | 2500 4h | 2483 2684 4h 2500 2468 4h | 2472 2639 4h 2472
Pal36 | 2378 4h | 2394 4h 2394 2370 4h | 2366 4h 2370
Pal37 | 2365 4h | 2369 3182 4h 2369 2351 3356 4h | 2362 4h 2362
Pal38 | 1175 1184 4h opt 155.0 1184 1174 1184 4h opt 1326.5 1184
Pal39 | 2549 2566 4h opt 6964.7 2564 2541 2570 4h | 2557 2564 4h 2557
Num lbpest 19 38 16 38
Num opt 18 31 15 26
avg time 8189.3 4023.7 10105.8 5702.9
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of the PAL problem clearly outperforms the formulation with the generalized SEC. As reported in Table
the PAL-flow model results in 38 out of 39 cases in a better lower bound. The only exceptions are instances
Pal35 for D,,q, = 2 and Pal36 for D,,,, = 3. Also, the number of obtained optimal integer solutions is
much higher for the flow formulation (31 and 26, respectively). The advantage of the PAL-Flow model is
also shown by the smaller average computation times (about factor two times faster). Similar results are
obtained for the combined park and loop and curbline mode. There, all 39 instances for both D,,,, = 2 and
Dypar = 3 are solved best with the flow formulation. All integer solutions found with the CurbPAL-flow
model are also found with the CurbPAL model, but not vice versa.

5. Conclusion

In this paper, we have considered the different mail delivery modes classified by [Bodin and Levy| (2000)
and have assigned the existing literature on LARPs to these categories. We have also presented mathematical
formulations for two of the delivery modes, and showed computational results for all formulations. Extending
the standard MCARP by a location aspect results in a combined location and arc routing problem. However,
there are several possibilities for how locations are connected among themselves and with delivery routes.

First, the existing literature concerned with location arc routing is reviewed to distinguish between these
possibilities. Considering the mail delivery context, these extensions can be described by different delivery
modes.

Second, when the postman drives a transfer vehicle that allows a service to be performed or not, the
corresponding delivery mode is called park and loop mode or combined park and loop with curbline mode,
respectively. For each of these two delivery modes, we have proposed two mathematical formulations. The
two formulations differ in how they model feasible routes of the transfer vehicle. In particular, the first
model uses generalized subtour elimination constraints, where missing constraints are identified by a cutting
plane procedure and added dynamically. This has the advantage of starting with a small problem and
adding only relevant constraints. The second model uses a flow formulation to model feasible routes of the
transfer vehicle. The advantage is that only a linear number of constraints is needed to describe feasible
routes. Therefore, the whole model can be stated at once. As far as we know, this is the first time that a
mathematical formulation both for the park and loop and the combined park and loop with curbline delivery
has been presented.

Third, we have provided computational results, where the performance of the different formulations
is analyzed. The results show that the flow formulation of both problem types clearly outperforms the
formulation with generalized subtour elimination constraints. Both better bounds and lower computation
times are obtained with the flow formulation.
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